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Chapter 1

Constructing Robust Linear

Controllers

A controller is viewed as robust if it maintains stability for all uncertainties in an ex-

pected range (both in frequency and time domain).

We consider a class of dynamical systems modeled by
&(t) = Ax(t) + Bu(t) + f(t,z(t)) + Bh(t, z(t),u(t)) (1.0.1)

where x(t) € R". u(t) € R™, and the functions h and f model uncertainties. or nonlin-

earities, in the system.

We refer to h as the matched uncertainty because it affects the system dynamics via
the input matrix B in the same fashion as the input u does. In other words. the uncer-

tainty h matches the system input u. The vector f models the unmatched uncertainty.

We assume that the uncertain elements h and f satisfy the following norm bounds:

(1) 1tz )l < Anflull + aflx -
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(2) [If(t o)l < agllzll,

where 75, ay, are ay and known nonnegative constants.

We further assume that the matrix A is asymptotically stable. If this is not the case. we
apply a preliminary state-feedback controller u = —Kx + v such that A — BR is asymp-

totically stable. Such a feedback exists provided that the pair (A. B) is stabilizable.

Our goal is to construct a linear state-feedback controller that would make the closed-loop

svstem asymptotically stable for arbitrary f and & that satisfyv the above norm bounds.

Theorem 1.0.1 Suppose that A is asymptotically stable and that P = PT > 0 is the
solution to the Lyapunov matriz equation ATP + PA = —2Q for some Q = Q1 > 0.

Suppose also that

)\mm(Q)

af < AT"I"Ll].'l'(P)

and v, < 1.

Then, the state-feedback controller u = —y BT Pz, where

ap
4(/\mm(Q) - af/\maa‘(P))(l - Vh)

stabilizes the uncertain system model (1.0.1) for arbitrary f and h that satisfy the norm

3>

bounds.

Proof The time derivative of the positive definite function V = a7 Px evaluated on any
trajectory of the closed-loop systen: is
vV = 2"Pi

= —2¢7Qx — 2v2"PBBT Pr + 22" Pf + 22" PBh.



CHAPTER 1. CONSTRUCTING ROBUST LINEAR CONTROLLERS 3

Since

V = TPz

V = #"Px+1"Pi
= (27 Px)T + 2T P#, since transpose of a scalar is itself.
= z'Pi+a"Pi
= 22" Pi

+r = Ar+ Bu+ f+ Bh

V' = 2TP(Ar + Bu+ f + Bh)
= 20TPAxr+ 20T PBu+ 22TPf + 2:T PBh

= —227QX — 272" PBBT P + 22" Pf + 22" PBh.

Our goal is to determine 3 > 0 such that if 4 > 3, then V' < 0. which in turn implies the
asymptotic stability of the closed-loop system. To proceed further. recall that if @ is a

syminetric matrix, then

A ( Q)21 < 27 Qx < Xl Q) |21,
and therefore
—2"Qz < =N Q)ll||*.
Furthermore.
t"PBBT Pz = 2" PB(z"PB)T = ||xTPB||?.
For a symmetric positive definite matrix P. its induced 2-norm is
P = Anae (P).

Taking the above relations into account. using the norm bounds on the uncertain ele-
nients. and performing some manipulation vields
Vo< =20 (Qllz]? - 29]lz" PBI?
+ 20 0mer(P)||z|)?

+ 2|27 PB||(aplizll + yyllz” PBI). (1.0.2)
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Let

@ _ /\mm(Q) - af/\ma.T(P) _gh (103)

c RQX‘.Z

Then. we can represent (1.0.2) as

[l

"/7<f2 T IT 0
<-2[ || JaTPBJ |0 el

For V" to be negative it is enough that the leading principal minor is positive by assump-
tion.

For the second-order leading principal minor to be positive it is sufficient that v, < 1

and
2
5> 2h .
‘1(Amm(Q) - a'fAmaI(P))(l - ﬂ/h)
The proof is now complete. 0

Note that if v, = 0, then the closed-loop system is asymptotically stable if

/\mzn(Q) a%
Amaﬂﬂ(-P) an 7= 4(Amm(Q) - afAma;r(P)

ar <

Example 1.0.2 Consider a dynamical system model
& = Az +blu+ h{z. u))

1
= r+ (u + h{z, u)).
0 -1 1

Let P be the solution of the matriz Lyapunov equation ATP + PA = —2I,. We will
design a linear state-feedback controller u = —ybT Pz so that the origin of the closed-loop

system is uniformly asymptotically stable for any h(xz,u) such that

h(r.u) < 4||:r||+%|u|. (1.0.4)
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In particular, we will find a bound 5 > 0 so that for any v > 7 the closed-loop system
is uniformly asymptotically stable in the face of uncertainties satisfying the norm bound

(1.0.4).

Solving the Lyapunov equation ATP + PA = —21I, yields

1
- 0
p—|2
0 1
Hence.
1
T — 0 Uy
u:—’ybP:r:—ﬂ,[l 1] 2
0 1 Q2
1
= _’)’(-2‘17]+.172>.

d
We obtain a bound on ~ by evaluating E(lTP:l’) on the trajectories of the closed-loop

system. First, we evaluate

l
d(—t(ITP;IT) = 2t Pi

= 2:TP(Ax + b(u + h(x,u)))

= 20Tz — 292 PbbT Px + 227 Pbh.

Taking the norms and performing some manipulations yields

l .
(—;Z(LITTP;E) < 2271 — 29| =" Pbl?

, 1
+ 2T Pb| (||| + 5’)|1‘pr|)
= 2l Al PH? + 82" Pl
12 ][ e

= ‘*2 [ ”l‘” |ITPb‘ ] 2 A, ‘TPb
~2 1| | Py

d .
For E(II Pzx) to be negative definite, it is enough that the matrix
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be positive definite, i.e.



Chapter 2

Absolute Stability and Circle

Criterion

Many nonlinear physical systems can be represented as a feedback connection of a linear

dynaniical system and a nonlinear element, as show in Figure 2.1

r=0 + u Linear System y
| G(s)=C(sI- 4B

V() Nonlinear Yy

Element

Figure 2.1: Feedback connection of a linear svstem and a nonlinear element.

We assumie that the external input r = 0 and study the behavior of the unforced system.

represented by
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r = Axr+ Bu, (2.0.1)
y = Cr (2.0.2)
u=—w(t.y) (2.0.3)

where x € R". u. y € RP(A, B) is controllable.
(A, (C) is observable.

The transfer function matrix of the linear system (2.0.1)-(2.0.2) is given by
G(s)=C(sI — A)'B (2.0.4)

which is a square strictly proper transfer. The contrllability-observability assumptions
ensure that {A, B, '} is a minimal realization of G(s). From linear system theory, we
know that for any rational strictly proper G(s), a minimal realization always exists. The
describe the sector condition, let us start with the case when G(s) is a single-input-single-
out (SISO) transfer function: that is. p = 1. In this case, v : [0.00) x R — R satisfies
a sector condition (or is a sector nonlinearity) if there are constants a,;3,a and b (with

3 > oo and a < 0 < b) such that
ay? < yu(t,y) < 3y*. YVt >0. Vy€ |a.b] (2.0.5)

If (2.0.5) holds for all y € (o0, o). we say that the sector condition holds globally.

Definition 2.0.3 A memoryless nonlinearity v : [0.0c) x R? — RP 15 saud to satisfy a

sector condition if

[t y) = Kot [0 (8 y) = Kinary) 0. V220, Yye T CRP (2.0.6)
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4 By Ar By

oL (0 )
v (7]y) > (2 Y

(a) (b)

Figure 2.2: (a) Global sector nonlinearities; (b) Local sector nonlinearities.

for some real matrices K pm and K where K = Ku0 — Kinin 15 a positive definite
symmetric matriz and the interior of I is connected and contains the origin. If I' = RP,
then ¢(-.-) satisfies the sector condition globally, in which case it is said that (-, -)
belongs to a sector Ky Kpaz|- If (2.0.6) holds with strict inequality, then (-.-) is

said to belong to a sector (N, Knaz)

Definition 2.0.4 Consider the system (2.0.1)-(2.0.3). where ¥:(-.-) satisfies a sector con-
dition per Definition 2.0.3. The system is absolutely stable if the origin is globally uni-
formly asymptotically stable for any nonlinearity i the given sector. It is absolutely

stable with a finite domain if the origin is uniformly asymptotically stable.

We shall investigate asymptotic stability of the origin using two Lyapunov function can-

didates. The first one is a simple quadratic function

V(r)=zTPz; P=PT >0
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and the second one is a function of the form
y
V(z) =a"Pr+ n/ YT (0)K do; P=PT >0, n>0
0

In the latter case, we assume that the nonlinearity v’ is time invariant and satisfies some
conditions to ensure that the integral is well defined and nonnegative. In the both cases.
we start the derivation with P undetermined. Then. we determine condition under which
there exists P such that the derivative of 17(x) along the trajectories of the system is
negative definite for all nonlinearities that satisfy a given sector condition. In Circle
Criterion. these conditions take the form of a frequency-domain condition on a certain
transfer function. The frequencv-domain conditions of Circle Criterion use the concept
of a positive real transfer function and a key lemma that relates that concept to the

existence of Lyapunov functions.

Definition 2.0.5 A p x p proper rational transfer function matriz Z(s) is called positive

real if

e all elements of Z(s) are analytic for Re(s) > 0

e any pure imaginary pole of any element of Z(s) is a simple pole and associated

residue matrix of Z(s) is positive semidefinite Hermitian, and

o for all real w for which jw is not a pole of any element of Z(s). the matriz Z(juw)+

ZT(—jw) is positive semudefinite.

The transfer function Z(s) is called strictly positive real if and only if Z(s —¢€) is positive

real for some € > 0.

When p = 1. the frequency-domain condition of definition of Definition 2.0.5 reduces to
ReZ(jw > 0, Vw € R). which is equivalent to the condition that the Nyquist plot of

Z(jw) lies in the closed right-half complex plane.
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The following lemma gives an equivalent characterization of strictly positive real transfer

functions.

Lemma 2.0.6 Let Z(s) be a p x p proper rational transfer function matriz. and suppose
det[Z(s) + ZT(—s)] is not identically zero. Then. Z(s) is strictly positive real if and only
if

o 7(s) is Hurwitz: that is. poles of all elements of Z(s) have negative real parts,
o Z(jw)+ZT(—jw) > 0. Vuw €R. and

e one of the following three conditions is satisfied:

1. Z(o0) + ZT(00) > 0:
2. Z(o0) + ZT(c0) = 0 and im0 w?|Z(jw) + ZT(—jw)] > 0;
3. Z(oc) + ZT(00) = 0 (but not zero nor monsingular) and there exist positive

constants oy and wy such that

WQO'mm[Z(jw) + ZT(_]W)] Z 70, V|W| 2 &
Lemma 2.0.7 (Kalman-Yakubovich-Popov) Let Z(s) = C(sI — A)'B + D be a
p X p transfer function matriz. where A 1s Huruntz. (A, B) is controllable. and (A, Q)
is observable. Then, Z(s) is strictly positive real(SPR) if and only if there exist a

positive definite symmetric matrix P. matrices W and L. and a positive constant € such

that

PA+ATP=—-LTL —¢P (2.0.7)

PB=2¢C" — LTW (2.0.8)

Wiw =D+ DT (2.0.9)
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2.1 Circle Criterion

Consider the system (2.0.1), (2.0.2) and (2.0.3) and suppose that A is Hurwitz and the

nonlinearity (-, -) satisfies the sector condition (2.0.6) with A\, = 0; this is,
PL(ty)[w(t.y) — Ky] <0. V>0, YyeT CcRP (2.1.1)
where I is a positive definite definite synunetric matrix.
V(z) = 2TPr >0 (Lyapunov function)

where P is a positive definite svinmetric matrix to be chosen. The derivative of V()

along the trajectories of the system (2.0.1). (2.0.2) and (2.0.3) is given by

V(t.a) = #TPr+a'Pi
= (da+ Bu)'Px + x"P(Ax 4 Bu)
= 1TATr 4 2T PAx + u' BT Pa 4 " PBu

= 27(ATP + PA)z + 22" PBu.
Then.

V(t,z) = 2T(ATP + PA)x + 22TPBu.  u=—u(t.y)

= 2T (PA+ ATP)x - 2:"PBy(t.y)

Since —2yT (v — Ky) > 0, its addition to the right-hand side of the last equality gives

an upper bound on V(¢ r). Therefore.

V(t.o) < 2T(PA+ ATP)x — 22T PBy(t. y) — 2¢T(t.y) [ (t, y) — K]
= 2T(PA4+ ATP)a 4+ 22T(CTK — PB)v(t.y) — 2vT (t. y)u(t, y)
We will show that the right-hand side is negative definite by completing a square term.

From Kalman- Yakubovich-Popov (Lemma 2.0.7), suppose there are matrices P = PT > ()

and L and a constant € > 0 such that

PA+A™P = —LTL—-eP. A=A (2.1.2)
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and
PB = T-L™W, B=B
LW = cT-PB, C(C'h=¢T e=KC
WIw = D+DT. let D=1
= T +IT =91
= WT =1 =27
= W?=2I = (V2I)(V2I)
W = 2I.
Then.

PB=CTK —2L" (2.1.3)

By (2.1.2) and (2.1.3) such that

V(t.z) < —exTPr— ' LTLr +2vV22TLT¢(t, y) — 207 (¢, y)b(t. y)
= —extPr— [Lx — V2u(t, y)]F [Lx — V2u(t, y)]

—erl Px

AN

Thus, transfer function matrix of Kalman- Yakubovich-Popov lemma is

Z(s) =1+ KC(sl —A)'B

Lemma 2.1.1 Consider the system (2.0.1)-(2.0.3). where A is Hurwitz, (A.B) is con-
trollable, (A,C) 1s observable. and V(-.-) satissfies the sector condition (2.1.1) globally.
Then, the system is absolutely stable if Z(s) = I + ICG(s) is strictly positive real. If
(2.1.1) is satisfied only on a set T C RP. then the same condition on Z(s) ensures that

the system is absolutely stable with a finite domain.

The restriction on A to be Hurwitz can be removed by an idea known as loop transfor-
mation or pole shifting. Suppose we start with a system where A is not Hurwitz and the

nonlinearity v(-.-) satisfies the more general sector condition (2.0.6). Figure 2.3 shows an
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-+
_..9}.0__. G(s)

G(s) - i

N4 (’) -

Y (’)

Figure 2.3: Loop transformation.

equivalent representation of the system where a constant-gain negative feedback K,,,,y
is applied around the linear component of the system. The effect of this feedback is
offset by subtracting K,,,,y from the output of the nonlinearity. This process defines a
new linear system and a new noulinearity. The new linear system is represented by the

transfer function
Gr(s) = G(s)[I + K, G(8)] 7T
or equivalently by the state-space model
* = (A— BRK,,()2+ Bu
y = Cr
The new nonlinearity is given by
er(ty) = ¢(6y) — Koy

It can be easily seen that if ¥(-,-) satisfies the sector condition (2.0.6). then Up(-.-)

satisfies the sector condition (2.1.1) with K = A .42 — K- Therefore. if (A~ BK,,;,,C)
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is a Hurwitz matrix, we can apply Lemma 2.1.1 to conclude that the system will be
absolutely stable if Z3(s) = I + KGr(s) is strictly positive real. Noting that
ZT(S) = I + (Kma.r - [\me)G(S)[[ + KmmG(S)}‘l

= [[—{— A’niaJ-G(S)jJ [I+ I(mi'n(;(s)}—1

we arrive at the following theorem. which includes Lemma 2.1.1 as a special case.

Theorem 2.1.2 Consider the system (2.0.1)-(2.0.3), where (A. B) is controllable. (A, ()
is observable. and U'(-.-) satisfies the sector condition (2.0.6) globally. Then. the system

is absolutely stable if
Gr(s) = G(8)[] + KpunG(s)]™!
is Hurwitz and
Zp(8) = [T + Konax G(8)][KpanG(5)] !

is strictly positive real. If (2.0.6) 1s satisfied only on a set T C RP, then the conditions

given on Gr(s) and Z7(s) ensure that the system is obsolutely stable with a finite domain.

We shall refer to this theoren as the multivariable circle criterion. although the reason
for using this name will not be clear until we specialize to the scalar case p = 1. Theorem
2.1.2 reduces to Lenima 2.1.1 when K,,,,, = 0 and G(s) is Hurwitz. Notice that Lemmnia
2.0.6 can be used to characterize the strict positive realness of Zr(s). In fact, since
Zr(oo) = I. the lemma shows that Zr(s) is strictly positive real if and only if Zp(s) is

Hurwitz and

Zp(jw) + ZE(—ju) > 0. Vw €R

In the scalar case p = 1. the conditions of Theorem 2.1.2 can be verifird graphically by ex-

amining the Nyquist plot of G(jw). The sector condition for a single-input-single-output
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nonlinearity takes the form ay? < yy(t,y) < By Vt > 0.Vy € [a.b]. The conditions of

Theorem 2.1.2 are

__G(s) . .
(1) Gr(s) = 7000 is Hurwitz
(2) Zr(s) = [1—1%] is strictly positive real

where all transfer function are scalar. To verifv that Zz(s) is strictlv positive real. we
can use Lemma 2.0.6 which state that Z7(s) is strictly positive real if and only if Z7(s)
is Hurwitz and

1+ 3G (jw)

fre [ﬁm

:’ >0, VweR (2.1.4)
To relate condition (2.1.4) to the Nyquist plot of G(jw), we have to distinguish between

three different case, depending on the sign of a.

Theorem 2.1.3 Consider a scalar system of the form (2.0.1)-(2.0.3), where {A, B,C}
1a a minimal realization of G(s) and (-, -) satisfies the sector condition (2.0.5) globally.
Then the system is absolutely stable if one of the following conditions is satisfied, as ap-

propriate:

o (Case I) 3> a>0.

%%—G(]w)

Re |8
¢ %%—G(jw)

>0. Ve e R (2.1.5)

For a point ¢ on the Nyquist plot of G(jw), the two complex numbers

[13 + G(jw} and [le— + G(jw)] (2.1.6)

1 1
can be represented by the lines connecting q to ~3 + j0 and —— + jO. respectively.
i a

as shown in Figure 2.4.
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 J

Figure 2.4: Graphical representation of the circle criterion.

The real part of the ration of two complex numbers is positive when the angle dif-

. o
ference between them is less than 5 e

™
b — 02 < 3
1 .
OG0 e
4 G(jw) 2

01 — 0, < —7; when ¢ is outside the disk D(a, 3).
Since (2.1.5) is required to hold Vw € R. all points on the Nyquist plot of G(jw)
must be strictly outside the disk D(a. 3)

e (Case 1I) 3> 0 and a = 0. For this case. The condition for Theorem 10.1 are:
(1) G(s) is Hurwitz and
(2) Re[l + 3G(jw)] >0, Vw € R

if and only if Re [G(jw)] > _%. Vw € R.

72038
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which is equivalent to the graphical condition that the Nyquist plot of G(jw) lies to
the right of the vertical line defined by Rels| = —

o (Case Ill) a <0 < 3 In this case. condition (10.17) is equivalent to

e [% +G(jw)

<0. Ve eR
§+G(jw)}

Repeating previous arguments. it can easily seen that for (10.19) to hold. the Nyquast
plot of G(jw) must lie inside the disk D(a. 3).

Consequently. the Nyquis plot cannot encircle that point —% + J0.

Therefor, from the Nyquist criterion we see that G(s) must be Hurwitz (m = p = 0)
for Gr(s) to be so.

If the sector condition (2.0.5) s satisfied only one an interval |a,b], then the foregoing

conditions ensure that the system is absolutely stable with a finite domain.

The circle criterion allows us to investigate absolute stability using only the Nyquist
plot of G(jw). This is important because the Nyquist plot can be determined directly
from experimental data. Given the Nyquist plot of G(jw). we can determine permissible

sectors for which the system is absolutely stable.



Chapter 3

Linear Quadratic Control:

3.1 Deterministic formulation of the Linear Quadratic

Regulator (LQR)

Given the n'" order stabilizable system
(t) = Az(t) + Bu(t).t > 0,2(0) = zo (3.1.1)
Determine k' € R™*" such that the static full-state feedback control law
u(t) = Kr(t) (3.1.2)

satisfies the following criteria :

i) The closed-loop system (3.1.1).(3.1.2) is asymptotically stable
ii) The performance functional
J(K) = % / h [T (t)Qz(t) + uT (t)Ru(t)] dt (3.1.3)
is minimized
e AcR". BeR™ ueR" xeR".QeR.ReR™™

19
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(A, B) stabilizable and (A, Q?) detectable
Note that the performance function (3.1.3) indicates the desire to regulate the

state trajectories x(t) close to origin without excessive control effort.

o 27 (t)Qx(t) term penalizes the deviation of state at instant ¢ from origin.

The n x n matrix () determines the relative weight placed on each component

of state.

The u”(t)Ru(t) term penalizes the control expenditure. Here we assume R >
1 !

0.

Note that using (3.1.1) and (3.1.2) the closed-loop dvnamics can be written as

i(t) = Az(t) (3.1.4)
where A 2 A+ BA". Using the standard solution for state equation is follows that

r(t) = eVx(0) (3.1.5)
Thus the performance index (3.1.3) becomes

J(K) = /OOO[IT(I‘,)Q{E(ZL) + u?(t) Ru(t)]dt
/oo (1) [Q + KTRK] «(t)dt
0

/ ;1:T(0)6‘Ft]?e’it;lr(0)dt
0

tr [IT(O)(/x e+ Re"hdt)m(O)}
0

NOf = B —= N N N
-+
=

: [ /0 h e”;’f{e’i’dt{mu(())IT(O)}] (3.1.6)

Where R2 Q + A7RN.

It is clear from (3.1.6) that the performance index is dependent on the initial state of the
systeni. In order to eliminate the dependence of the performance index on the initial state

of system we average the performance obtained over a linearly independent set of initial
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states. Hence assume xél), . ,:rg) € R"™ are r linearly independent initial conditions for

the system (3.1.1). Taking the average performance over :rg )

o< r I(i)r(i)T
Jawg(K) = tr / et ’ReAtdtZ Ul (3.1.7)
0 1=1 r

Li=1,...,r yields

Jovgl ) = tr [ / e‘“ff?e-i’dtv] (3.1.8)

0

Note that we could equivalently assume that the initial state 2/(0) is a random variable

with () mean and intensity V. i.e.:
Ez(0)] =0
E [2(0)27(0)] =V
Then let

J(K) = Etr [ / A Rt [r(O):rT(O)]}

0

- tr [ / eATtﬁeAtdtV] (3.1.9)

0

Next, in order to satisfy the design specification i) we restrict K to a set of stabilizing

control laws. So define
SE{KeR™": A=A+ BR is asvmptotically stable)

Next. note that existence of a K € S implies existence of an n x n nonnegative-definite

controllability Gramian A7 such that
0=AM + MAT + 1V (3.1.10)

In order to obtain closed-form gain expression for K we further restrict K to the open set

ST & {K €S: M ispositive definite} (3.1.11)
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Notation: ¥ £ BR™!B7T.

Theorem 3.1.1 : Suppose K € St solves the LQR problem. Then 3 an n X n nonneg-

ative definite matrizc P € K is given by
K=-R'B'P (3.1.12)
and such that P satisfies
0~ ATP+ PAPQ — PY.P (3.1.13)
Furthermore. the minimal cost is given by

Juveg(K) = tr PV (3.1.14)

Proof : 1t follows (3.1.9) from that

Javg(K) = tr MR (3.1.15)
where
T iT
Al :Tlim / MVt dt (3.1.16)

which further implies existence of a nonnegative definite matrix A/ (Since A" € S) such

that
0= AN+ AMAT + V.

In order to optimize (3.1.15) subject to the constraint equation (3.1.10) over the open

set S* form the Lagrangian
LIK.M, PN =tr [AMR + (AM + MAT + V)P] (3.1.17)

where the Lagrange nwltipliers A and P are not both zero.

Note that P € R"*" is a matrix that accounts for the constraint equation (3.1.10). Next

oL . .
9 _ ATP+ PA+ AR 1.1
57 = ATP 4 PAHA (3.1.18)
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oL
Setting Ela 0 for each A > 0 we have a unique nonnegative-definite solution for P.
However setting A = 0 results in P = 0 (since A is asymptotically stable). Hence, without

loss of generality we take A =1
0=ATP+PA+R (3.1.19)
Next.

Q—L; =2RKAM +2BTPAl =0
OR

= K=—-R"'B'P
Next. manipulate (3.1.19) to obtain (3.1.13) as follows :

0 = (A+BK)"P+P(A+BK)+Q+ K'RK
0 = ATP+ PA+K"BTP+ PBK + K'RK 4+ Q
0 = AT+ PA—-PBR'BTP- PBR'B"P+(PBR )RR 'B'P)+Q

0 = ATP+PA+Q— PSP
Next. note that (3.1.19) implies
P = /OO e Re Tt
0

Now (3.1.19) is equivalent to (3.1.14).
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x=Ax+ Bu

Plant —

Figure 3.1: Feedback representation of LQR problem.

24



Chapter 4

Robustness LQR

4.1 Robustness Properties of Linear Quadratic Reg-

ulator :

We developed them: LQR design framework which provides an optimal feedback control
law when the full state of plant is available for feedback. Also, recall that the LQR design
framework minimize a quadratic cost functional from the external Gaussian disturbance
to the specified performance variables in H, sense. In the following discussion we ex-
aniine the frequency domain properties of the LQR controllers and connect these to the
classical notions of robustness(e.g., gain and phase margins). In fact we will denionstrate
that the LQR controllers provide some very desireable robust stability margius. Before
proceeding . recall that in the classical relative stability analysis problens the following

feedback interconnection is considered:

Also, 1t is obvious that the LQR problem can he depicted as a feedback interconnection

given by:

Note that the closed-loop system formed by the plant and LQ regulator involves the en-

25
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Plant

/

¥(s)
r | G(s) .

K(s)

Controller

Figure 4.1: Feedback interconnection.

tire state of the plant rather than just the plant outputs. The feedback interconnection

of Figure 4.2 can be reinterpreted as the following block diagram interconnection:

Now. note that the feedback interconnection of Fig.1.3 can be transformed to the classical

feedback control svstem with unity negative feedback as shown below:

So, Figure 4.4 can be interpreted as the fact that LQR problem involves a negative feed-
back loop wrapped around a SISO system with transfer function —K (sl — A)"1B. Now
if we wishes to study the relative stability margin properties of the LQR then these issues

can be addressed by addressing G(s) = —K(sI — A)"1B in the usual manner.
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x=Ax+Bu
+ z=Ex
Plant - F
+
K
Figure 4.2: Feedback interconnection.
+ *
| Xx=Ax+Bu | ¥ —
+

Figure 4.3: Feedback interconnection.

4.2 Return Difference Equality:

Theorem 4.2.1 Consider the n'"-order dynamic system

a(t) = Ax(t)+ Bu(t)

u(t) = Rux(t)
such that the quadratic performance measure
J(N) = / [27(5)Qx(s) + u’ (s)Ru(s)]ds
0

is minimized. Assume that (A, B) is stabilizeable and (A, Ey) is detectable where (Q =

EFE,. Furthermore. let R > 0. Then if K 1s the optimal control gain then the following
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~K(sI- 4)'B >

Figure 4.1: Feedback interconnection.

identity holds:

BT|—jwl — A]TQ[jwl — A]'B + R
= [[ - K(—jwI — A)~'BI'R[I — K(jwl ~ A)"'B)

(4.2.1)

and as a consequence:

I — K(—jwl — A'B"R[I - K(jwIl — A)"'B] > R (4.2.2)
Proof In order to Show (1.2.1), recall that the optimal full-state feedback control gain
K under the stated assumptions is given by

K=-R1'BTP (4.2.3)
where P satisfier the algebraic regulator Riccati Equation:
0=A"P+PA+Q—-PBR'B'P

or. equivalently

0=ATP+ PA+Q— KTRK (4.2.4)
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Now, adding and subtracting jwP to and from (4.2.4) and rearranging terms, we obtain:
Q = (—jwl — A)TP + P(jwl — A) + KTRK (4.2.5)
Next, forming
BT (—jwl — AT (4.2.5) (jwl ~ A)7'B
vields:

Bl [—jwl — A77Qljwl —~ A]"'B = BTP[jwl — A]7'B+ BT[~jwl — A|""PB
+BT(—jwl — A)"TRTRK (jwl — A)™'B

(4.2.6)
Next. Since K = —R7'BTP = —RK = BTP so (4.2.6) vields:

BY[~jwl - A7TQjwl = A|7'B = ~RK(jwl - A)"'B— BT(~jwl = A)""K'R
+BT(—jwl — A TKTRK (jwl — A)"'B

(4.2.7)

Finally,adding R on both sides of (4.2.7) and completing the square and the R-H-S of
(4.2.7), (4.2.1) is immediate. Finally. (4.2.2) follows from (4.2.1) trivially.
Note that in the single input case, K(jwl — A)"1B is a scalar transfer function. In this

case. equation (4.2.1) (known as the return difference equality) becomes:
R+ B (—jwl — A)7TQ(jwl — A)'B = Q|1 - K(jwl — A)"'BJ? (4.2.8)
and with Q = ETE; (1.2.8) becomes:
R+ |E(jwl — A)7'Bf? = R|1 - K(jwl — A)7'BJ? (4.2.9)
Hence. in the single input case (4.2.9) vields a specialization of (4.2.2) given by:
1 - K(jwl — A)7'B*>1 (4.2.10)

i.e, for all w the return difference is bounded by 1. For the multiinput case if R = I,,,.

then (4.2.2) vields:

ol - K(jwl — A)7'B] > 1 (4.2.11)
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Note that by substituting — K (jwl — A)7!B = z(w) + jy(w) in (4.2.10) we obtain

1+ a2(w) + jy(w)]? 2 1

1+ 2w + [yw)? > 1 (4.2.12)

It is now clear from equation (4.2.12) that the Nyquist plot of the loop transfer function
—~ K (jwl — A)7! B remains outside the unit disk centered at —1 + j0 point. This fact
can be utilized to obtain relative stability margins of LQ regulator. However, before

proceeding, we review the notion of gain and phase margins.

Consider the negative feedback interconnection

Suppose that the unitv negative feedback interconnection shown in Fig 4.5 is stable with

e L(s)

 /

Figure 4.5: Feedback interconnection.

L(s) = Ly(s). Then the system is said to possess:

Gain Margin: k,,,, and k.., if the close-loop system is stable for all L(s) = kLg(s)
where k., < b < ke, but unstable for L(s) = ApeLo(s) and L(s) = Ky, Lo(s) and

where 0 < kn <1 and ke > 1.

Phase Margin: ¢,, if the close-lop system is stable for all L(s) = e7/9Ly(s) with
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® < Gmaz but unstable for L(s) = e(=7¢maz) [(s)

Note that these margins can be easily read off the Nyquist diagram of the loop transfer

function Lg(s).

Note that in the following diagram Fig 4.6 K., and &, indicate how much the loop
gain can be increased and decreased. respectively, without causing close-loop instability.
Similarly in Fig 4.7 ¢4, indicates the limit of phase angle before instability is encoun-

tered.

™\
i\,

Y

Figure 1.6: Nyquist plot.

Next. we revert our attention to equation (4.2.12) which implies that the Nyquist plot of
~K(jwl — A)"!B remains outside the unit disk centered at —1 + j0. Hence. we obtain
the forbidden disk in the Nyquist plane as shown below:

Hence, Figure 1.8 indicates that the Nyquist plot of —~A(sI — A)7!B can lie anywhere
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(I)max

L{jo)

Figure 4.7: Nyquist plot.

in the Nyquist plane except in the forbidden disk. Hence, we obtain:

—1 1

T = -2 = kmm = 5 = 20 1Ogl()(t) = —6dB
—1
? =0 = kpor = 00 = 00dB

So, the LQR design guarantees stability of the close-loop system for a gain reduction of
upto 6dB and an arbitrarily large gain increase. Similarly, in order to obtain the phase
margin of LQR regulator note that ZAOC represents the maximum allowable phase

change. Since AOQ = OC = AC' =1, it follows that ¢,,,, = 60°.

Hence. we have shown that the LQR control design possesses at least 6dB gain reduction

margin, ocdB gain increase margin and 60° of phase margin.
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Then

(0 +7y)+ (0 —jy) 2 1
el e >1
cosf + jsinf + cosf — jsing > 1

2cos > 1

>*
>

cosf >

NN

6 <60°

4.3 Robustness of LQR with sector Bounded Non-

linearities:

In the just concluded discussion we established that the LQR design possesses nice ro-
bustness properties in the presence of gain and phase variations at the plant input. In
the following discussion we generalize this result to demonstrate that the LQR design in

fact provides robustness in the face of arbitrary sector bounded nonlinearities.

Hence. consider the control design problem for linear system with input nonlinearity

#(t) = Az(t) + Bo(u(t)) (4.3.1)

u(t) = Kx(t) (4.3.2)

where ¢(-) denotes a vector of component de coupled nonlinearities o(u) = [y (uy) ... @m (U (t))]T

such that

o (u,)
u,

+e < <egl' Vi=1l.....m (4.3.3)

BN =

and where £, and £, are small positive scalars. Note that the feedback control design

problem of (4.3.1). (4.3.2) can be depicted in a schematic form as:
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: b % = Ax + Bl |—r—>

A

Figure 4.10: Feedback control design problem.

Note that the feedback representation of Fig. 4.10 is equivalent to :

+
<
¥

~K(s[- 4)"B

v

Figure 1.11: Feedback representation of Fig. 1.10

Note that the nonlinearities in (4.3.3) can be shown to be sector-bounded. Furthermore.
it follows that the each element of ¢(u) is memoryless and is confined within a sector

that is supposed to lie 1** and 3" quadrant as shown in the figure 4.12.
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slope € ; !

Figure 1.12: Robustness of LQR with sector Bounded Nonlinearities

Theorem 4.3.1 Given the optimal LQ regulator gain K = —R™'BTP where P is the
solution of algebraic requlator Riccati equation, the optimal close-loop system is A.S. for
all arbitrary nonlinearities satisfying (1.3.3) when such nonlinearities are inserted at the

plant input.
Proof : Recall, P satisfies:

0=ATP+PA+Q — PEP (4.3.4)

where ¥ £ BR™!BT. Next. let

V(x) =2l Px (4.3.5)

be a Lyapunov function candidate. In this discussion. we constrain the algebraic regulator
Riccati equation solution P to be positive definite. Note that the Lyapunov derivative
of (4.3.5) along system trajectories is given by

V o= #T(t)Px(t) + 2T (1) Pi(t)

= 2" ()[AT P+ PAJx(t) + 0" (u)BTPx(t) + 27 (t)PBo(u) (4.3.6)
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Next, using (4.3.4) and —RK = BT P, it follow that (4.3.6) is equivalent to

V = 2T[PLP - Q)z — 6" (W RKz — 1" KT Ro(u)

= —27Qx +2"KTRKz — ¢" (u)RKz — 2T KT Ro(u). (4.3.7)

Next, with R = diag,_, ,.(r,) we obtain

207 K" Ro(u) = Y 2r(Kx)id,(u)
=1

m 1 i
> 227",'(5 +e1)(Kx)?
=1

= (1+4+2&) Z r(Kz,)?
=1
= (1+2e)2TKTRK2 (4.3.8)
Hence, using (4.3.7). (1.3.8) yields:
V < —2TQr — 261" KTRK z. (4.3.9)

Since V(r) < 0 we have stability. In order to show A.S. note that V(z) = 0 implies

2TQr =0 and K2 = 0.
tTQr=0= 2TETE,2 =0 (4.3.10)
and Kr=0=u=0 so ¢(u)=0.
Now &= Ax + Bo(u) = Ax (4.3.11)

Using & = Ar and s1r = 0 it follows that since (A. <) is detectable. V(0) =0 = x = 0.

Hence A.S. is establishes.
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Design of the state feedback by
using the LQR

5.1 MATLAB implementation

The commands

>> K=Iqgr(A,B,Q,R);

solve the continuous-time linear quadratic regulator problem and the associated Riccati
equation. This command calculates the optimal feedback gain matrix K such that the

feedback control law

u(t) = —Kux(t)

minimizes the performance index

J(K) = 1/Ooc (2T (1)Qux(t) + u” (t)Ru(t)] dt

9

39
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X(1}——y ()
-l C By

u(t)

Figure 5.1: Feedback system.

subject to constraint equation

Another command

>> [K,PEI=Igr(A,B,Q,R,N);

also returns matrix P. the unique positive-definite solution to the associated matrix

Riccati equation:
0=A"P+PA+Q—-PBR'BTP

If matrix A — BR is a stable matrix. such a positive-definite solution P always exists.
The close-loop poles or eigenvalues of A — B are also obtained by this command.

It is important to note that for certain systems matrix 4 — BJ cannot be made a stable
matrix. whatever A" is chosen. In such a case there does not exist a positive-definite

matrix P for the matrix Riccati equation. For such a case the commands

do not give the solution.
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>> K=Iqr(A,B,Q,R);
>> [K,PE]=Iqr(A,B,Q,R);

>> helplqr

LQR Linear-quadratic regulator design for continuous-time systems.
[K.S,E] = LQR(A,B,Q,R,N) calculates the optimal gain matrix K
such that the state-feedback law u=-Kx minimizes the cost
function

J =Integral {x'Qx + u'Ru + 2*x'Nu} dt

subject to the state dynamics x = Ax + Bu.
The matrix N is set to zero when omitted. Also returned are the
Riccati equation solution S and the closed-loop eigenvalues E:

-1
SA+A'S-(SB+N)R (B'S+N')+Q=0, E=EIG(A-B*K).

Figure 5.2: Help of LQR in MATLAB
5.2 Laboratory Exercises

Ezxercise. 1) (LQR command.) Consider the system described by
i(t) = Ax(t) + Bu(t)
where

44: .B:

The performance index .J is given by

1

J(K) = 5 [C [eT(H)Qux(t) + u” (t)Ru(t)] dt

where

41
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Assume that the following control « is used.
u(t) = Kz(t)
Form Riccati equation

0 = ATP+PA+Q—-PBR'B"P
2 1
11

and
K = —R'B'P

= —[1][0 1] ? 1 Z[—l —1]

Thus the optimal control signal is given by
u=RKur(t)=—x.(t) — z(t)

MATLAB yields the solution to this problem.

>> %****Enter state matrix A and control matrix B****%
>> A=[01;0-1];

>> B=[0; 1];

>>Q=[10;01);

>> R=[1];

>> A

A=

42
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>> %%%%%%Matrix K can be obtained by entering
the following command%%%%%%%

>> K=Iqr(A,B,Q,R)

K=

1.0000 1.0000
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Ezercise. 2) (Effects of @ and R) The state space equations and the transfer function

are repeated below for convenience.

-04 0 -0.01 6.3
r = 1 0 0 z+| 0 |u
—-14 9.8 —-0.02 9.8

= [oo1]s

We would like to determine the effects of weighting matrices @ and R. Case I: Change
Q by @ = I,101,1007, 10001, 10000001
Use MATLARB solve this case

a=[-0.4 0-0.01;100;-1.49.8-0.02];
b=[6.3;0;9.8];
¢=[001];
d=0;
1=0:0.1:10;
bsize=size(b); noinp=bsize(2); csize=size(c); noout=csize(1);
r=1;qqg=[1 10 100 1000 1000000};
fori=1:5
q=qq(i);
[gain,pl=lgr(a,b,g*eye(3),r);
cgh=gain; dgh=0;
at=a-b*gain; bt=b; ct=c; dt=0;
out=step(at,bt,ct,dt,1,t); out=out/out({length(out));
hold on
figure(1)
bode(a,b,cgh,dgh);
title('Open loop Bode magnitude and phase(change Q))
hold on
figure(2)
bode(at,bt,ct,dt);
title('Closed loop Bode magnitude and phase(change Q)')
hold on
figure(3)
plot(t,out)
grid
title('Step response(change Q)')
xlabel('Time(sec)")
ylabel('Output’)
end



wnanstiuenansianubdmiunislsanuiionsfinwinmiu lweygslnilulsdsslesuaiunisen

lunsdlla vedu Bnnsmudludnuuadlion uaznedendideaiveenalsynasiniinisuiluly



wnanstiuenansianubdmiunislsanuiionsfinwinmiu lweygslnilulsdsslesuaiunisen

lunsdlla vedu Bnnsmudludnuuadlion uaznedendideaiveenalsynasiniinisuiluly



wnanstiuenansianubdmiunislsanuiionsfinwinmiu lweygslnilulsdsslesuaiunisen

lunsdlla vedu Bnnsmudludnuuadlion uaznedendideaiveenalsynasiniinisuiluly



wnanstiuenansianubdmiunislsanuiionsfinwinmiu lweygslnilulsdsslesuaiunisen

lunsdlla vedu Bnnsmudludnuuadlion uaznedendideaiveenalsynasiniinisuiluly



wnanstiuenansianubdmiunislsanuiionsfinwinmiu lweygslnilulsdsslesuaiunisen

lunsdlla vedu Bnnsmudludnuuadlion uaznedendideaiveenalsynasiniinisuiluly



CHAPTER 5. DESIGN OF THE STATE FEEDBACK BY USING THE LQR

N N u =
i
[\V]

50



wnanstiuenansianubdmiunislsanuiionsfinwinmiu lweygslnilulsdsslesuaiunisen

lunsdlla vedu Bnnsmudludnuuadlion uaznedendideaiveenalsynasiniinisuiluly



CHAPTER 5. DESIGN OF THE STATE FEEDBACK BY USING THE LQR 52

The cheap control case,

J(k) = %/Ooo [T ()Qz(t) + u (t)Ru(t)] dt

C—>O.

q
[lu|l tends to increase because its cost is relatively decreasing, so larger gains are used.

This may cause saturation problems in practice.

Table 1. Data for Varying Q

Q Control gain vector | Gain margin | Phase magin|{ wcg | wc

1 0.52 | 438 1 -15.8 83.8 127 | 2

10 1.12 | 11.89 | 3.15 -22.9 88.2 379 1212
100 3.13 | 35.73 | 9.98 -30.8 39.4 1117.4]2.15
1000 9.53 [ 111.15§ 31.57 -40.7 89.8 3694 {2.16
1,000,000 1296.36 | 3489.2 1 998.39 -70.6 - - (217

The phase margin is larger than 80 degrees in all cases (for Q = 10°, there was no gain
crossover frequency over the selected range for the Bode plot). The negative gain margin
indicate by how much the gain can be reduced before instability occurs. It is at least —15
dB and increases with ). Using the gain crossover frequency as an approximate measure

of the bandwidth, we observe that as the stability margins increase, bandwidth increases.
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Case II: Change R by R = 1,10, 100, 1000, 1000000
Use MATLAB solve this case

a=[-0.40-0.01;100;-1.49.8-0.02];
b=[6.3;0;9.8];
c=[001];
d=0;
1=0:0.1:10;
bsize=size(b); noinp=bsize(2); csize=size(c); noout=csize(1);
rr=[1 10 100 1000 1000000}; q=eye(3);
fori=1:5
r=rr(i);
[gain,pl=lgr(a,b,q.r);
cgh=gain; dgh=0;
at=a-b*gain; bt=b; ct=c; dt=0;
out=step(at,bt,ct,dt,1,t); out=out/out(length(out));
hold on
figure(1)
bode(a,b,cgh,dgh);
title('Open loop Bode magnitude and phase(change R))
hold on
figure(2)
bode(at,bt,ct,dt);
title(Closed loop Bode magnitude and phase(change R}
hold on
figure(3)
plot(t,out)
grid
title('Step response’)
xlabel('Time(sec)')
ylabel('Output')
end
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Table 2. Data for Varying R

R Control gain vector | Gain margin | Phase magin| wcg { wep

1 0.52 | 4.38 1 -15.8 83.8 127 | 2
10 039 | 1.96 | 0.31 -11.8 71.2 52 | 1.6
100 0.35 | 0.98 | 0.09 -12.6 61.9 3.1 | L]
1000 0.28 | 048 | 0.02 -14 60.5 2.1 107
1,000,000 | 0.08 | 0.06 [0.0002 -7.2 60.7 07 |04

The step response characteristics indicate that with large values of K. the overshoot
decreases, whereas all speed of response measures will increase, resulting in a well damped
and slow system. The margins indicate that the lower gain and phase margin are pushed
to their limits of —6 dB and 60 degree with increasing R. The bandwidth decreases as

the margins are reduced, but roll-off rate remains at —20 dB per decade.
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Ezxercise. 3) (Applied to other problem.) For a plant described by:

-03 01 —0.05 2
i(t) = 101 0 |xt)+|o0|ul)
-1.5 —89 —0.05 4
y(t) = {0 0 1]1(0-

design a linear quadratic controller that minimizes the cost function:

1

J(k) = E/OOO[TT(t)QI(t) + u” (t) Ru(t)]dt

Perform the design for different values of () nd R.

Solution.

—-0.3 01 —0.05
A = 1 0.1 0
| —1.5 -89 —0.05

S}

—_-

and the cost function is

J(K) = %/OOC[IT(Z‘,)QI(T) + uT () Ru(t)]dt

Z

then

Solve MATLAB find K. P
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>> A=[-0.3 0.1 -0.05;1 0.1 0;-1.5 -8.9 -0.05);
>> B=[2;0;4];

>>C=[001];

>> D=0;

>> Q=eye(3);

>> R=1;

>> [K,PE]=Igr(A,B,Q,R)

K=

5.9789 10.2705 -1.0786

P=

8.4490 158136 -2.7298
15.8136 31.4205 -5.3392
-2.7298 -5.3392 1.0952

E=

-3.0224 + 0.7856i
-3.0224 - 0.7856i
-1.8484

such that

K = [5.9789 10.2705 ~1.00786]

8.4490 15.8136 —2.7298
P = 158136 31.4205 —5.3392
—2.7298 —5.3392 1.0952

Obtain the open-loop transfer function to calculate the gain and phase margins. Com-

pare the results for different values of Q and R.
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Solving by MATLAB (see Nyquist and bode plot).

A=[-0.30.1-0.05;1 0.1 0;-1.5-8.9-0.05];
B=[2;0;4};

C=[001];

D=0;

qq=[12345};

fori=1:5

Q1=qq(i)*eye(3);

R1=1;
[k1,p1,el=lqr(A,B,Q1,R1)
Ac=A-B*k1;

figure(1)
[num1,den1]=ss2tf(A,B,k1,D)
nyquist(num1,dent)

hold on

end

x=[-2:0.01:0];
y=sqrt(1-(x+1).A2)
plot(x,y,'r')

plot(x,-y,'r")

hold off
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Appendix A

Stability

A.1 Main Stability Theorems

Lyapunov Stability. To begin with, we remind reader that Lyapunov stability, as-
yniptotic stability, uniform stability, uniform asymptotic stability, etc., are properties
not of a dynamic system as a whole, but rather of its individual solutions. Consider the

time-varying system
o= f(xt). (A.1.1)

where @ € R". and f : R" x R, — R" is piecewise continuous in ¢t and locally Lipschitz
in x. The solution of (A.1.1) which starts from the point r( at time t; > 0 is denoted
as x(t;xg,ty) with x(tp;xg.t9) = ro. Lyapunov stability concepts describe continuity
properties of .r(¢:.rg, ty) with respect to . If the initial condition .ry is perturbed to F,.
then. for stability, the resulting perturbed solution xz(t:7g.%y) is required to stay close
to x(t:xy. tg) for all t > ¢;. In addition, for asymptotic stability, the error x(t: @, tg) —

x(t: g, tg) is required to vanish as t — oc. So. the solution r(t: xg.ty) of (A.1.1) is

e bounded, if there exist a constant B(xg, ty) > 0 such that
II(tZ X0, ZL())I < B(I(), f()). Vit > tg: (A12)
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o stable, if for each £ > 0 there exists a §(e,tg) > 0 such that

,fo — .’170] <= I[E(f:io,to) — .T(t: Ig,tg)‘ <¢g, Yt > tg; (A13)

e attractive, if there exists an r(ty) > 0 and, for each e > 0, a T'(e,ty) > 0 such that

|Fg — To| <7 = |x(t: Zg.tg) — x(t: 0. to)| < <. Vt >ty + T (A.1.4)

o asymptotically stable. if it is stable and attractive: and

e unstable. if it is not stable.

The stability properties of x(t: ¢, ty) in general depend on the initial time ¢q. For different
ty. different values of B(xg.tg), d(e.tg).7(to), and T'(e, o) may be needed to satisfy (A.1.2).
(A.1.3) and (A.1.4). When these constants are independent of ty. the corresponding
properties are uniform (Clearly. all properties are uniform if the system is time-invariant:
i = f(x)). For adaptive systems. uniform stability is more desirable than just stability.
Even more desirable is uniform asymptotic stability, often shortened to UAS. The
solution x(t;xg,to) is UAS if it is uniformly stable and uniformly attractive, that is, if

5(e,tg) = d(e), r(to) =7, and T'(e, to) = T(e) do not depend on ¢.

Some solutions of a given system may be stable and others unstable. In particular, (A.1.1)
may have stable and unstable equilibria, that is constant solutions x(t: xg.tg) = z.
satisfying f(x.,t) = 0. If an equilibrium . is asymptotically stable. then it has a region
of attraction — a set Q) of initial states xy such that z(t:2p.tp) — x, as t — oo for
all g € Q (When . s only stable, then the solutions starting in Q remain close to x,
i the sense of (A.1.3)). In this report. the stability properties for which an estimate of
the region of attraction is given are referred to as regional. Otherwise they are called
local. When the region of attraction is the whole space R”. then the stability properties

are global.

Any equilibrium under investigation can be translated to the origin by redefining the

state r as z = xr — xr.. Such a translation z = r — x(t; g, ty) can be defined for any
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solution x(t; xg,tg) so that the solution under investigation can always be considered to
be an equilibrium at the origin with a corresponding redefinition of f(z,t) into f(z,t)

such that f(0,t) = 0, namely:

= f(z + x(t;zo,t0) t) — fla(t;zo. o), 1) 2 f(z,1). (A.1.5)

Therefore, there is no loss of generality in standardizing the stability results for the zero
solution z(#:0.ty) = 0. In adaptive tracking problems. this zero solution is particulary

meaningful when the state z represents the tracking error and its derivatives.

To be of practical interest. stability conditions must not required that explicitly solve
(A.1.1). The direct method of Lyapunov aims at determining the stability properties
of x(t:x,to) from the properties of f(x,t) and its relationship with a positive definite
function V' (z,t). For global result, this function must be radially unbounded, that is
V(r,t) — oo as |r| — oo uniformly in ¢t. For simplicity, we will assume that the
translation to the origin has been performed, that is, f(0,t) = 0, and thus the solution

under investigation is ¥ = 0.

Uniform asymptotic stability is a desirable property, because systems that possess it can
deal better with perturbation and disturbances. We shall see that. in general, adaptive
designs achieve less than uniform asymptotic stability. However, they achieve more than
uniform stability because thev force the tracking error to converge to zero. This key
property is referred to as regulation when the reference signal is constant, and tracking
when it is a time-varying signal. For convergence analysis, a powerful tool is the following

theorem due to LaSalle and Yoshizawa:

Theorem A.1.1 (LaSalle-Yoshizawa) Let » = 0 be an equilibrium point of (A.1.1)
and suppose f 1s locally Lipschitz in x uniformly int. Let V : R" — R be a continuously
differentiable. positive definite and radially unbounded function V' (x) such that

.8V

V= o—(@)f(rt) < -W(x) S0 ¥t 20,Yr e R". (A.1.6)

where W 1s a continuous function. Then. all solutions of (A.1.1) are globally uni-
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formly bounded and satisfy

1rl_i‘I?QVV(af(t)) = 0. (A.17)

In addition, if W (z) is positive definite. then the equilibrium r = 0 is globally uni-

formly asymptotically stable (GUAS).
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Observability and Detectability

Consider the dynamical system

#(t) = Az(t) + Bu(t), t>0, z(0)=zo€R" (B.0.1)

y(t) = Cx(t) (B.0.2)

where £ € R", u € R", B € ™™, y € R, and ' € R™™ We say that the system
(B.0.1), (B.0.2) or the pair (A, () is observable if V ¢; > 0 the initial state r( can
be determined from the time history of the input u(t) and y(¢) in the interval [0,,].

Otherwise we say that (B.0.1), (B.0.2) or the pair (A, (") is unobservable.

Theorem B.0.2 :Let A € R"™*". C € R™". Then the following statements are equiva-

lent.

i) (A,CY is observable.

i) The matriz

1
W, & / eACTCeMds >0 YV t>0
0
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r 7
C
CA
iii) rank _ =n
n~—1
| CAT
A=)
1) rank = =n V  xeC
C

v) Let A and x be any corresponding eigenvalue and ewgenvector of A.i.e.

Ar=Mr. then Cax#0

) The eigenvalue of A+ LC can be freely assigned (with the restriction that complex

eigenvalues occur in conjugate pairs.) by a suitable choice of L.

Proposition B.0.3 : If (A,C) is observable and u(t) and y(t) are know for t € [0,,],

then xy is given by

t t1 s
To = [/ e T Cetds) ! [/ e CTy(s) — C/ 6‘4UBU(O')dO'}d8:| .
0 0 0

Definition B.0.4 : The pair (A,C) is said to be detectable if

AL, — A
rank =n. xex4)ncC
C

Note that it follows from the above proposition that (A, (") is detectable if and only if
(AT, CT) is stabilizable.

Lemma B.0.5 If (A, () is observable (response, detectable),then (A+KC. (') is observ-
able (response. detectable). K € R

Lemma B.0.6 Assume (A,C) is observable and let D € R, E ¢ R"™! and R € R
where R is p.d. Then ([A+ ED].[CTC + DTRD]'/?) is also observable.
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Proposition B.0.7 Let (A,C) be detectable and assume 3P € N satisfying
0=ATP+ PA+CTC

Then A is continuous time stable.
Lemma B.0.8 Let 4 € R"*" be continuous time stable. Then 3 a unique P € R™*"
satisfying

0=A"P+PA+R
for all R € R™". In particular P is given by

o T
P:/ eV ReMdt
0

Finally, if R = CTC where C € R™™ then P > 0 if and only if (A, C) is observable.
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Ly Norm :

C.1 Deterministic Formulation:

Consider the stable linear time-invariant system :

(t) = Ax(t)+ Bu(t). z(0)=x (C1.1)

y(t) = Cz(t) (C.1.2)

A c Rnrxn _’B c Rnxm 1(7 c Rlxn‘
Then
f
x(t) = ey + / et Bu(s)ds. t>0
0

and so

t
y(t) = Cetry + C'/ et Bu(s)ds, t>0 (C.1.3)

0
Next. if we let 29 = 0 and u(t) = 26(¢)u where & where & € R™ is a constant and 6(¢) is

a unit impulse centered at ¢ = 0 such that

/ t(b(t)ci(t)dt = %@(0)
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Then equation (C.1.3) yields :
y(t) = CeMBa (C.1.4)

Next, define
H(t) 2 Ce™B

Where H(t) € R™" .Vt > 0 H(t) is called the impulse response matrix and y(t) is called

the impulse response of system (C.1.1), (C.1.2)

Alternatively. if in (C.1.3) we let u(t) = 0.Vt > 0 and xy = Bu then the free response of

the system is
y(t) = Cery = CeM B

Which is identical to the response obtained in (C.1.4) for 2o = 0 and u(t) = 26(t)%.

Every impulse response of (C.1.1), (C.1.2) can be equivalently obtained via the free re-

sponse of system (C.1.1), (C.1.2) with suitable initial condition.

In order to develop deterministic formulation of L, norm, consider the quadratic perfor-

mance functional

T(xg,u) = /OC yT ()y(t)dt

0

Note that is it follows from the above discussion that

7(0,26(t)u) = 7(Bu,0)
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Next. let 7(@) £ 7(0,25(t)u) = 7(Ba, 0). Then

7(a)

l

/0 w(CeAtBa)T(ceAfBu)df
= a’ [ /O N [(Ce*B)]" [(Ce™B)] dt} @
= tr {MT /0 h [(Ce*B)]T [(Ce''B)] dt]

= tr [&&T h HT(t)H(t)dt]

0

m

Next. let i = ¢, £ Col,(I'm). furthermore. compute S_'" 7(e,) as below :

if(ef) = trHEi:(eieI)} l OCHT(t)H(t)dt}
= tr [Im/Ox HT(t)H(t)dt]

_ / " [HT@H()] dt

Recall the notation

[T
[,

| & |r= [tl' [."EIT”

= [tr [ITI] ]

Hence,

m

Fe) = / T H 1 de

=1
We next define the L; norm of H(-) as follows :

e | [T i o) (C15)

Theorem C.1.1 Consider the stable triple (A, B,C) with impulse response H(t) =
CeMB .t > 0. Then the L, norm of H(-) is given by

| H(:) 3= tr(CQCT) = tr(B' PB)
Where Q. P € R"*" satisfy :

0 = AQ+ QAT+ BBT

0 = ATP+PA+C'C
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Proof : Note that (C.1.5) implies :
(HO B = [ w[HTOREO) @
0
t
= tr / [BTeATtCTCeAfB] dt
0
= tr{C [ / e‘“BBTeATtdt} cT} (C.1.6)

0

= t{B” { / eATtC'TCeA’dt} B}

0]

Now since A is stable a unique solution satisfving (C.1.6) can be obtained and is given

by
Q — / €AtBBT€ATtdt
0
So (C.1.6) reduces to

I H() [l3= tr(CQCT)

We proof for second part is similar
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